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of the work is first to find the smallest set of 
parameters that can still represent the likely set of 
regressors, and second to identify the groups of 
parameters that are linearly correlated. 

The next section will discuss the choice of 
parameters. Following that will be a brief 
description of how the data was validated prior to 
correlation analysis. The section after that will 
discuss the reduction of the parameter set based on 
the correlation analysis. Finally conclusions will be 
presented. 

2. SELECTION OF PARAMETERS AS 
REGRESSORS 
Although work is on-going to improve 

capabilities for assessing stability in real 
environments, many of the current criteria in both 
merchant and military standards are based on the 
GZ curve. In particular, many naval stability 
standards are based on work by Sarchin and 
Goldberg [2], and by Wendel [3] and influenced by 
the work of Rahola [4]. The principal tool has been 
the GZ curve, a locus of righting arms as the ship is 
inclined to various angles of heel. Various naval 
standards use very similar criteria but often have 
differences too. The seminal paper by Sarchin and 
Goldberg [2] formed the basis or greatly influenced 
the standards of the US and its allies, while the 
foundational work of Wendel [3] provided the basis 
for the German and Dutch naval standards (as well 
as other nations). The former work was based on 
US experience during World War 2, including the 
tragic (intact) loss of several vessels during a 
typhoon in 1944. It works with the Calm-Water 
(Still-Water) GZ Curve and heeling levers 
corresponding to winds of up to 100 knots. The 
latter work also applied the concept of balancing 
the ship on a wave. 

A set of parameters were selected to represent 
the majority of those used to evaluate stability 
performance in the various naval standards. 

Basic Parameters 
Some of these parameters significantly pre-date 

Sarchin and Goldberg [2]. As such they have been 
applied by some naval organizations for a very 
significant period of time and are the framework 
upon which such standards as NES109 [5] were 
built (see Figure 1 and Table 1). 

 
Figure 1: Basic Righting Arm Parameters - Fully Static 
Angles and Lever Arms. 

Sarchin and Goldberg 
Other measures were derived from an energy 

balance approach. These assess the relationship 
between the shape and area characteristics of the 
calm water righting curve against an assumed 
environmentally induced heeling curve. The energy 
balance assessment parameters selected are given in 
Figure 2 and Figure 3. These measures were 
proposed by Sarchin and Goldberg [2] and form the 
core of many of the current naval stability standards 
(e.g., [5][6][7][8]). 
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Table 3: Form Assessment Parameters. 
Parameter Description 
  
L Length on waterline (m) 
Laft Length on waterline aft of midship (m) 
Lfwd Length on waterline forward of midship (m) 
B Breadth on waterline (m) 
TMean Mean draft (m) 
FMean Mean freeboard (m) 
AMS Midship area (m2) 
AWP Waterplane area (m2) 
AWPaft Waterplane area aft of midship (m2) 
AWPfwd Waterplane area forward of midship (m2) 
� Volume of displacement in loading condition (m3) 
�aft Volume of displacement aft of midship (m3) 
�fwd Volume of displacement forward of midship (m3) 
RoB Reserve of Buoyancy (m3) 
VCB Vertical Center of Buoyancy (m) 
LCG Longitudinal Center of Gravity (m) 
KG Vertical centre of gravity (fluid) (m) 
ARR Relative rudder area (%) 
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5. GZ CURVE AND FORM PARAMETER 
DATA VALIDITY 

As can be seen in Figure 4, sometimes the 
wind heeling curve passes over top of the righting 
arm curve. This happens mostly with the crest-
balanced curve, but in a few instances with the 
seaway-balanced curve.  

The MATLAB code used in this study will 
return “NaN” for the GZ parameters associated with 
these load conditions. When, for a given ship, the 
number of loading conditions with valid data drops 
to 2 the correlation function will also return “NaN”, 
avoiding the false linear correlation based on only 2 
data points (linear by default). 

In addition to checking for those cases where 
data is not available due to the wind curve 
exceeding the GZ curve, the values of the 
parameters as read/calculated from the GZ curves 
were checked to be sure that they were real 
numbers and that they varied with the load 
conditions; i.e., were not constant. Additionally, the 
robustness of the data was checked by counting 
how many of the ships had valid data. This was 
intended to give some confidence that the results 
are more widely applicable, at least within the set 
of frigate-like hull forms. 

The data was confirmed to be valid over all 8 
ships with 2 groups of exceptions. The first group 
includes all the GZ parameters for c080, c090, 
c100, and s100, which are each reduced by the 
number of load conditions where the wind curve 
exceeds the GZ curve as mentioned above. The 
second group is made up of the areas and moments 
of areas under the GZ curve associated with 
phiREF at higher wind speeds and/or lower GZ 
curves; i.e., for n080, n090, n100, c050, c060, c070, 
c080, c090, c100, t070, t100, s080, and s090. The 
two groups overlap for c080, c090, and c100, but 
not for s100, or any GZ parameters not associated 
with phiREF. The only other data that was valid for 
less than all 8 ships was the IMOA1A2 ratio for the 
crest-balanced curve, which could be related to the 
low GZ curve. 

6. REDUCTION OF PARAMETER SET 

Within the large set of parameters several 
parameters are correlated. This would cause 
problems for the multi-parameter regression. 

If the correlated parameters were grouped 
together, a single representative could be chosen for 
the regression analysis. The question becomes: 
Which parameter is the optimal representative of 
the group? Two options are immediately apparent. 
The first option is to “let the data decide”; the 
parameter that is most strongly correlated with the 
others is the best representative; this would seem to 
indicate it is in a sense “central” in the group. The 
second option is to choose a parameter based on 
additional, user-supplied requirements. For 
example, ease of calculation could be an additional 
criterion. Alternatively, the most physically 
meaningful parameter the selection condition. This 
suggests that there is a ranking of the parameters 
based on computational ease or other 
considerations, and that the ranking could be used 
to choose the “optimal” representative of the group. 
Analysis was performed with several ranking 
schemes, but the groupings based on linear 
correlation were quite consistent for all of them. 

Correlation results 

The valid data for the candidate parameters 
were checked for linear correlation using the built-
in function in MATLAB. The correlation results 
were also filtered such that only correlation 
coefficients with a p-value less than 0.05 were kept. 
This means that there is less than 5% risk that the 
correlation coefficient is in error in predicting the 
linear correlation between the parameters. 

Correlation analysis can be thought of as 
analogous to finding the relative projection of a 
vector on a plane, where the percent of the vector 
that falls in the plane is a function of the angle the 
vector makes out of the plane. Indeed, the 
correlation coefficient is analogous to the cosine 
squared of that angle. The cosine squared of 45° is 
0.5 and represents a vector that is as much in-plane 
as out-of-plane. At 30° (0.75), the vector is more 
aligned with the plane, and at 15° (0.933), the 
vector is strongly aligned with the plane. 

The correlation coefficients were evaluated to 
give a pass-fail matrix for each of the three 
thresholds. The sum of the matrices was taken 
across all 8 ships as a measure of robust correlation. 
The sums for each threshold were compared to 
investigate the strength of the correlations. The 
difference in the number of correlations exceeding 
0.5 and the number exceeding 0.75 was only 0.25% 
of the total possible correlations, while the 
difference in the number exceeding 0.933 and the 
number exceeding 0.75 was 12.3% of the total 
possible (0.933 vs. 0.5 was 12.45%). It is clear that 



 

 

Proceedings of the 15th International Ship Stability Workshop, 13-15 June 2016, Stockholm, Sweden 9 

most of the change in robustness occurs between 
the 0.75 and 0.933 thresholds, meaning that most of 
the linear correlations found are reasonably strong 
and robust across the ship set, and 87.7% of the 
correlations are very strong and robust. 

Partitions 

The correlation results for all three thresholds 
showed a clear partitioning of the parameters into 
groups as follows: 

The relative rudder area, ARR, is robustly 
correlated with the mean freeboard and the reserve 
of buoyancy in all wave balances and wind 
conditions. The relation between the latter 2 
variables is understandable, as they are both 
measures of the hull form above the water. The link 
to the relative rudder area may be due to design 
“rules of thumb”. The consistency across wave and 
wind states is to be expected, since these 
parameters are associated with ship form and are 
independent of the environmental conditions for 
any given waterline. 

In a similar manner, the other form parameters 
are robustly correlated; i.e., the vertical center of 
buoyancy with the mean draft, the midship cross-
sectional area, the waterplane area as a whole and 
split into fore and aft areas, as well as the volume 
displacement as a whole and in fore and aft 
volumes. The after waterplane area can be less 
robustly correlated to the others at the highest 
threshold. All these measures are related to the 
immersed hull geometry, and all are independent of 
environmental conditions for a specified waterline. 

The longitudinal center of gravity is correlated 
to itself across all wind speeds and wave balances, 
as expected. It is also correlated to the ARR – 
freeboard – reserve of buoyancy group for half of 
the ships. One might have expected it to be more 
related to underwater form than above-water form. 

The vertical center of gravity, KG, is 
correlated strongly with phiSE and phiREF up to 
the 0.75 threshold, but separates at the 0.933 
threshold. 

The areas and moments related to the GZ 
curve between phiSE and phiREF do not show 
robust correlations. This would indicate they should 
be independent regressors. 

The remaining GZ parameters, A1A2, GM, 
phiVS, phiGZmax, RPS, GZmax, GZphiREF, and 
the areas and moments between phiSE and phiVS, 

phiSE and phiGZmax, phiGZmax and phiVS, and 
phiREF and phiVS, are correlated for all ships at 
some wind-wave states, and for fewer ships at 
others. 

The groups above are independent of each 
other for most ships and wind-wave cases 
examined, and therefore represent a partitioning of 
the parameters into an above-water-geometry group 
that could be represented by the reserve of 
buoyancy or mean freeboard; a below-water-
geometry group that could be represented by the 
mean draft; the LCG; a small group of GZ 
parameters that are correlated to KG; a larger set of 
GZ parameters that are correlated to GZmax, and, 
finally, a number of independent parameters that 
are either related to the area between phiSE and 
phiREF or are less robustly correlated to GZmax at 
certain wave balances and wind speeds. 

7. CONCLUSIONS 
Very few of the parameters investigated 

resulted in invalid data. In only one case was the 
data unavailable over all load conditions. Only a 
few cases were found where the data was constant 
over the load conditions and therefore the 
parameters could not be used as regressors. 

Form parameters were consistently partitioned 
into an above-water set and an underwater set. 
GZmax and many other GZ parameters showed 
strong correlations robustly over the set of ships. 
Parameters associated with the REF angle from the 
German and Dutch standards showed mixed 
correlation results; i.e., not robust over the ship set 
for all wind-wave cases. They were, however, not 
always available for all wind-wave cases. 

The following groups of regressors are 
suggested: 
Independent of wave balance or wind speed: 

• Mean freeboard – representative of the 

group including relative rudder area and 

reserve of buoyancy. 

• Mean draft – representing the group 

containing VCB, AMS, AWP, AWPaft, 

AWPfwd, VolDisp, VolDIspaft, and 

VolDispfwd. 

• KG. 

 
 



 

 

Proceedings of the 15th International Ship Stability Workshop, 13-15 June 2016, Stockholm, Sweden 10 

Wind and wave influenced: 
• GZmax – representing most of the other GZ 

parameters. 

Independent regressors: 
• Parameters associated with the REF angle 

from the German and Dutch standards. 

With these it is clear that the wave balance 

and wind speeds influence the data. 

8. FUTURE WORK 

Future work could include non-dimensional 
ratios of parameters. 

Linearity in correlations can also be described 
as linearity in the coefficients; that is, the data itself 
could be acted upon by a function such as sin(x) or 
exp(x), or it could be raised to a power (e.g., x2). 
These functions could be used to reduce the 
parameter set further if “linear” correlations can be 
found. 
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